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Abstract

The flexibility and high-accuracy of Deep Neural Net-

works (DNNs) has transformed computer vision. But, the

fact that we do not know when a specific DNN will work

and when it will fail has resulted in a lack of trust. A clear

example is self-driving cars; people are uncomfortable sit-

ting in a car driven by algorithms that may fail under some

unknown, unpredictable conditions. Interpretability and ex-

plainability approaches attempt to address this by uncov-

ering what a DNN models, i.e., what each node (cell) in

the network represents and what images are most likely to

activate it. This can be used to generate, for example, ad-

versarial attacks. But these approaches do not generally al-

low us to determine where a DNN will succeed or fail and

why. i.e., does this learned representation generalize to un-

seen samples? Here, we derive a novel approach to define

what it means to learn in deep networks, and how to use

this knowledge to detect adversarial attacks. We show how

this defines the ability of a network to generalize to unseen

testing samples and, most importantly, why this is the case.

1. Introduction

Deep Neural Networks (DNNs) have enough capacity to

learn from very large datasets, without the need to define

hand-crafted features, models or hypotheses for every prob-

lem. This has revolutionized computer vision and other ar-

eas of Artificial Intelligence (AI) [15].

Using high-capacity DNNs to learn from huge datasets,

however, does not tell us how the network learns what it

does and why. This so called “black-box” problem has re-

sulted in a lack of trust [5, 35]. For example, why did a

given DNN identified a specific deep representation as more

appropriate than other possible representations?

Interpretability and explainability methods [34] allow us

to see what a DNN has learned, but not how and why it

learned it. For example, if the goal is to know what type

of image activates a specific node (cell) of the network,

one can optimize the DeepDream or other related criteria

[1]. When our goal is to generate plausible class output im-
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TOPOLOGICAL CAVITIES FUNCTIONAL BINARY GRAPHS
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<latexit sha1_base64="ttJPxBviCfrjGfEmUM03ZhbgiJE=">AAAB7HicbVDLSgNBEOz1GeMr6tHLYBA8hV0R1FvQi8cIbhJIljA7mU3GzGOZmRXCkn/w4kHFqx/kzb9xkuxBEwsaiqpuurvilDNjff/bW1ldW9/YLG2Vt3d29/YrB4dNozJNaEgUV7odY0M5kzS0zHLaTjXFIua0FY9up37riWrDlHyw45RGAg8kSxjB1knNrh6qXtCrVP2aPwNaJkFBqlCg0at8dfuKZIJKSzg2phP4qY1yrC0jnE7K3czQFJMRHtCOoxILaqJ8du0EnTqljxKlXUmLZurviRwLY8Yidp0C26FZ9Kbif14ns8lVlDOZZpZKMl+UZBxZhaavoz7TlFg+dgQTzdytiAyxxsS6gMouhGDx5WUSnteua/79RbV+U6RRgmM4gTMI4BLqcAcNCIHAIzzDK7x5ynvx3r2PeeuKV8wcwR94nz+zvY6+</latexit><latexit sha1_base64="ttJPxBviCfrjGfEmUM03ZhbgiJE=">AAAB7HicbVDLSgNBEOz1GeMr6tHLYBA8hV0R1FvQi8cIbhJIljA7mU3GzGOZmRXCkn/w4kHFqx/kzb9xkuxBEwsaiqpuurvilDNjff/bW1ldW9/YLG2Vt3d29/YrB4dNozJNaEgUV7odY0M5kzS0zHLaTjXFIua0FY9up37riWrDlHyw45RGAg8kSxjB1knNrh6qXtCrVP2aPwNaJkFBqlCg0at8dfuKZIJKSzg2phP4qY1yrC0jnE7K3czQFJMRHtCOoxILaqJ8du0EnTqljxKlXUmLZurviRwLY8Yidp0C26FZ9Kbif14ns8lVlDOZZpZKMl+UZBxZhaavoz7TlFg+dgQTzdytiAyxxsS6gMouhGDx5WUSnteua/79RbV+U6RRgmM4gTMI4BLqcAcNCIHAIzzDK7x5ynvx3r2PeeuKV8wcwR94nz+zvY6+</latexit>
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INPUT

1.Did the DNN learn?

2.Does the DNN 

generalise?

3.Adversarial samples?

DNN

ANALYSIS

Figure 1. Given a DNN its functional graph is defined by the corre-

lation of activation of distant nodes. This allows us to compute bi-

nary graphs defining local and global topological properties of the

network (Algorithm 1). Global topological properties define gen-

eralization, while local properties identify overfitting (Algorithm

2). The same topological properties are used to detect adversarial

attacks.

ages, optimizing softmax and related objectives may be per-

formed [27]. But neither method tells us how and why these

deep features (representations) were chosen by the network

and where they may fail.

The main problems of lack of interpretability and ex-

plainability are: 1. If we do not know how DNNs learn,

we can only improve them by trail-and-error. This is slow

and does not solve the trustability problem. And, 2. If we do

not know why DNNs learn a specific deep representation or

model, we will not know where and why the network fails,

e.g., detect an adversarial attack.

With the help of algebraic topology, we derive a set of

algorithms that help us address the problems stated above.

Simple local properties of the network (e.g., the degree of

a node) as well as global properties (e.g., the path length

between nodes) have been found to be insufficient to explain

how and why DNNs learn [3].

This paper shows how topological properties (e.g., n-

cliques and nD holes) of the functionality of the network

describe how a DNN learns, Figure 1. We use these prop-

erties to demonstrate we can predict when a DNN success-

fully learns, and when and why it is likely to misclassify

an unseen test sample (Algorithms 1 and 2). We also show

how to use the derived approach to successfully detect ad-
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versarial attacks.

2. Related Work

In recent years, high capacity Deep Neural Networks

(DNNs) have outperformed many other machine learning

algorithms in a number of applications like object recog-

nition [13, 32] and speech recognition [11, 22], especially

when large labeled datasets [28, 17] and/or means of obtain-

ing information from large datasets were available [8].

Why or how DNNs achieve this feat and where and why

DNNs fail remains a mystery. This makes DNNs untrust-

worthy “black-box” models to many [35], with some re-

searchers claiming DNNs are too unpredictable to make

them a general solution to most AI problems [26, 6, 20].

To solve this problem, researchers are trying to under-

stand what DNNs do. Two approaches are interpretability

and explainability, with an emphasis on defining what the

nodes (cells) of the network represent and how they respond

to different inputs [12, 14, 34, 25, 38, 19, 23].

For example, DNNs used in object recognition generally

learn to extract low-level, Gabor-like features in the first

layers, combine these low-level features to represent parts

of an object in mid-level layers, and finally combine those

to generate highly complex representation of objects that

are invariant to image changes, e.g., pose, illumination and

affine transformations [30, 24, 39].

Another group of methods focuses on the analysis of

these features. One way is by exploring the semantic mean-

ing of filters [33] or computing feature distributions of dif-

ferent attributes [2]. Saliency maps, heatmaps, sensitiv-

ity maps, and attention maps display class relevant infor-

mation that is used by the model to make its predictions

[7, 18, 7, 40].

The goal of this paper is to go beyond these approaches

of interpretability and explainability and ask, instead, what

does it mean to learn in DNNs? Specifically, how does the

graph defining the network evolve during the learning pro-

cess? And, how can we use this knowledge to know where

the network has successfully learned and where it will fail?

Making “black-box” models like DNNs interpretable is

of great importance for several reasons, as for example to:

i) increase trust; ii) facilitate transferability to other prob-

lems, e.g., use a network pre-trained on a specific problem

in a different problem [37]; iii) predict where a network

is likely to work and where it will most probably fail; iv)
help researchers and practitioners design better networks,

because we now know what works and what does not; v)
derive unsupervised learning algorithms [36, 39], because

we will know what the network needs to do to generalize

to unseen samples; and vi) better prepare our algorithms

for fair and ethical decision makings (i.e., unbiased perfor-

mance) [4, 9].
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v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

(a)

(b)

(d)

ρ1
<latexit sha1_base64="ttJPxBviCfrjGfEmUM03ZhbgiJE=">AAAB7HicbVDLSgNBEOz1GeMr6tHLYBA8hV0R1FvQi8cIbhJIljA7mU3GzGOZmRXCkn/w4kHFqx/kzb9xkuxBEwsaiqpuurvilDNjff/bW1ldW9/YLG2Vt3d29/YrB4dNozJNaEgUV7odY0M5kzS0zHLaTjXFIua0FY9up37riWrDlHyw45RGAg8kSxjB1knNrh6qXtCrVP2aPwNaJkFBqlCg0at8dfuKZIJKSzg2phP4qY1yrC0jnE7K3czQFJMRHtCOoxILaqJ8du0EnTqljxKlXUmLZurviRwLY8Yidp0C26FZ9Kbif14ns8lVlDOZZpZKMl+UZBxZhaavoz7TlFg+dgQTzdytiAyxxsS6gMouhGDx5WUSnteua/79RbV+U6RRgmM4gTMI4BLqcAcNCIHAIzzDK7x5ynvx3r2PeeuKV8wcwR94nz+zvY6+</latexit><latexit sha1_base64="ttJPxBviCfrjGfEmUM03ZhbgiJE=">AAAB7HicbVDLSgNBEOz1GeMr6tHLYBA8hV0R1FvQi8cIbhJIljA7mU3GzGOZmRXCkn/w4kHFqx/kzb9xkuxBEwsaiqpuurvilDNjff/bW1ldW9/YLG2Vt3d29/YrB4dNozJNaEgUV7odY0M5kzS0zHLaTjXFIua0FY9up37riWrDlHyw45RGAg8kSxjB1knNrh6qXtCrVP2aPwNaJkFBqlCg0at8dfuKZIJKSzg2phP4qY1yrC0jnE7K3czQFJMRHtCOoxILaqJ8du0EnTqljxKlXUmLZurviRwLY8Yidp0C26FZ9Kbif14ns8lVlDOZZpZKMl+UZBxZhaavoz7TlFg+dgQTzdytiAyxxsS6gMouhGDx5WUSnteua/79RbV+U6RRgmM4gTMI4BLqcAcNCIHAIzzDK7x5ynvx3r2PeeuKV8wcwR94nz+zvY6+</latexit>

ρ2
<latexit sha1_base64="6oNfFEdZpiNqyH4QKX2RGbK3qCo=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZbtqlm92wuxFK6I/w4kHFq//Hm//GTZqDtj4YeLw3w8y8MOFMG9f9dipr6xubW9Xt2s7u3v5B/fDoUctUEeoTyaXqhVhTzgT1DTOc9hJFcRxy2g2nt7nffaJKMykezCyhQYzHgkWMYGOl7kBN5LBVG9YbbtMtgFaJV5IGlOgM61+DkSRpTIUhHGvd99zEBBlWhhFO57VBqmmCyRSPad9SgWOqg6w4d47OrDJCkVS2hEGF+nsiw7HWszi0nTE2E73s5eJ/Xj810VWQMZGkhgqyWBSlHBmJ8t/RiClKDJ9Zgoli9lZEJlhhYmxCeQje8surxG81r5vu/UWjfVOmUYUTOIVz8OAS2nAHHfCBwBSe4RXenMR5cd6dj0VrxSlnjuEPnM8f64GO0w==</latexit><latexit sha1_base64="6oNfFEdZpiNqyH4QKX2RGbK3qCo=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZbtqlm92wuxFK6I/w4kHFq//Hm//GTZqDtj4YeLw3w8y8MOFMG9f9dipr6xubW9Xt2s7u3v5B/fDoUctUEeoTyaXqhVhTzgT1DTOc9hJFcRxy2g2nt7nffaJKMykezCyhQYzHgkWMYGOl7kBN5LBVG9YbbtMtgFaJV5IGlOgM61+DkSRpTIUhHGvd99zEBBlWhhFO57VBqmmCyRSPad9SgWOqg6w4d47OrDJCkVS2hEGF+nsiw7HWszi0nTE2E73s5eJ/Xj810VWQMZGkhgqyWBSlHBmJ8t/RiClKDJ9Zgoli9lZEJlhhYmxCeQje8surxG81r5vu/UWjfVOmUYUTOIVz8OAS2nAHHfCBwBSe4RXenMR5cd6dj0VrxSlnjuEPnM8f64GO0w==</latexit>

ρk
<latexit sha1_base64="eD2lDpu1XWOaRKbJHbkAlSfXnzI=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKeyKoN6CXjxGcE0kCWF2MpsMmccyMyuEJV/hxYOKV3/Hm3/jbLIHTSxoKKq66e6KEs6M9f1vr7Syura+Ud6sbG3v7O5V9w8ejEo1oSFRXOl2hA3lTNLQMstpO9EUi4jTVjS+yf3WE9WGKXlvJwntCTyULGYEWyc9dvVI9bPxtNKv1vy6PwNaJkFBalCg2a9+dQeKpIJKSzg2phP4ie1lWFtGOJ1WuqmhCSZjPKQdRyUW1PSy2cFTdOKUAYqVdiUtmqm/JzIsjJmIyHUKbEdm0cvF/7xOauPLXsZkkloqyXxRnHJkFcq/RwOmKbF84ggmmrlbERlhjYl1GeUhBIsvL5PwrH5V9+/Oa43rIo0yHMExnEIAF9CAW2hCCAQEPMMrvHnae/HevY95a8krZg7hD7zPHwk7kBg=</latexit><latexit sha1_base64="eD2lDpu1XWOaRKbJHbkAlSfXnzI=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKeyKoN6CXjxGcE0kCWF2MpsMmccyMyuEJV/hxYOKV3/Hm3/jbLIHTSxoKKq66e6KEs6M9f1vr7Syura+Ud6sbG3v7O5V9w8ejEo1oSFRXOl2hA3lTNLQMstpO9EUi4jTVjS+yf3WE9WGKXlvJwntCTyULGYEWyc9dvVI9bPxtNKv1vy6PwNaJkFBalCg2a9+dQeKpIJKSzg2phP4ie1lWFtGOJ1WuqmhCSZjPKQdRyUW1PSy2cFTdOKUAYqVdiUtmqm/JzIsjJmIyHUKbEdm0cvF/7xOauPLXsZkkloqyXxRnHJkFcq/RwOmKbF84ggmmrlbERlhjYl1GeUhBIsvL5PwrH5V9+/Oa43rIo0yHMExnEIAF9CAW2hCCAQEPMMrvHnae/HevY95a8krZg7hD7zPHwk7kBg=</latexit>

ρk+1
<latexit sha1_base64="c8CkfJDCnsMoXVD9s41blrtC3HI=">AAAB8XicbVBNS8NAEJ3Ur1q/qh69LBZBEEoignorevFYwdhCGspmu2mXbnbD7kYooT/DiwcVr/4bb/4bN20O2vpg4PHeDDPzopQzbVz326msrK6tb1Q3a1vbO7t79f2DRy0zRahPJJeqG2FNORPUN8xw2k0VxUnEaSca3xZ+54kqzaR4MJOUhgkeChYzgo2Vgp4ayX4+PvOmtX694TbdGdAy8UrSgBLtfv2rN5AkS6gwhGOtA89NTZhjZRjhdFrrZZqmmIzxkAaWCpxQHeazk6foxCoDFEtlSxg0U39P5DjRepJEtjPBZqQXvUL8zwsyE1+FORNpZqgg80VxxpGRqPgfDZiixPCJJZgoZm9FZIQVJsamVITgLb68TPzz5nXTvb9otG7KNKpwBMdwCh5cQgvuoA0+EJDwDK/w5hjnxXl3PuatFaecOYQ/cD5/AOTukIg=</latexit><latexit sha1_base64="c8CkfJDCnsMoXVD9s41blrtC3HI=">AAAB8XicbVBNS8NAEJ3Ur1q/qh69LBZBEEoignorevFYwdhCGspmu2mXbnbD7kYooT/DiwcVr/4bb/4bN20O2vpg4PHeDDPzopQzbVz326msrK6tb1Q3a1vbO7t79f2DRy0zRahPJJeqG2FNORPUN8xw2k0VxUnEaSca3xZ+54kqzaR4MJOUhgkeChYzgo2Vgp4ayX4+PvOmtX694TbdGdAy8UrSgBLtfv2rN5AkS6gwhGOtA89NTZhjZRjhdFrrZZqmmIzxkAaWCpxQHeazk6foxCoDFEtlSxg0U39P5DjRepJEtjPBZqQXvUL8zwsyE1+FORNpZqgg80VxxpGRqPgfDZiixPCJJZgoZm9FZIQVJsamVITgLb68TPzz5nXTvb9otG7KNKpwBMdwCh5cQgvuoA0+EJDwDK/w5hjnxXl3PuatFaecOYQ/cD5/AOTukIg=</latexit>

ρk+2
<latexit sha1_base64="OJObpHSUqbPu3JPKGz7v+P/Ld+4=">AAAB8XicbVBNS8NAEN34WetX1aOXxSIIQkmKoN6KXjxWMLaQhrLZbtqlm92wOxFK6M/w4kHFq//Gm//GTZuDtj4YeLw3w8y8KBXcgOt+Oyura+sbm5Wt6vbO7t5+7eDw0ahMU+ZTJZTuRsQwwSXzgYNg3VQzkkSCdaLxbeF3npg2XMkHmKQsTMhQ8phTAlYKenqk+vn4vDmt9mt1t+HOgJeJV5I6KtHu1756A0WzhEmgghgTeG4KYU40cCrYtNrLDEsJHZMhCyyVJGEmzGcnT/GpVQY4VtqWBDxTf0/kJDFmkkS2MyEwMoteIf7nBRnEV2HOZZoBk3S+KM4EBoWL//GAa0ZBTCwhVHN7K6YjogkFm1IRgrf48jLxm43rhnt/UW/dlGlU0DE6QWfIQ5eohe5QG/mIIoWe0St6c8B5cd6dj3nrilPOHKE/cD5/AOZzkIk=</latexit><latexit sha1_base64="OJObpHSUqbPu3JPKGz7v+P/Ld+4=">AAAB8XicbVBNS8NAEN34WetX1aOXxSIIQkmKoN6KXjxWMLaQhrLZbtqlm92wOxFK6M/w4kHFq//Gm//GTZuDtj4YeLw3w8y8KBXcgOt+Oyura+sbm5Wt6vbO7t5+7eDw0ahMU+ZTJZTuRsQwwSXzgYNg3VQzkkSCdaLxbeF3npg2XMkHmKQsTMhQ8phTAlYKenqk+vn4vDmt9mt1t+HOgJeJV5I6KtHu1756A0WzhEmgghgTeG4KYU40cCrYtNrLDEsJHZMhCyyVJGEmzGcnT/GpVQY4VtqWBDxTf0/kJDFmkkS2MyEwMoteIf7nBRnEV2HOZZoBk3S+KM4EBoWL//GAa0ZBTCwhVHN7K6YjogkFm1IRgrf48jLxm43rhnt/UW/dlGlU0DE6QWfIQ5eohe5QG/mIIoWe0St6c8B5cd6dj3nrilPOHKE/cD5/AOZzkIk=</latexit>

(e)

∂
<latexit sha1_base64="/ApTPJnToJADkOtbiY8fEJkkfFw=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lFUG9FLx4rGFtoQ5lsN+3SzSbuboQS+ie8eFDx6u/x5r9x0+agrQ8WHu/NzM68IBFcG9f9dkorq2vrG+XNytb2zu5edf/gQceposyjsYhVJ0DNBJfMM9wI1kkUwygQrB2Mb3K//cSU5rG8N5OE+REOJQ85RWOlTi9BZTiKfrXm1t0ZyDJpFKQGBVr96ldvENM0YtJQgVp3G25i/CyfRgWbVnqpZgnSMQ5Z11KJEdN+Ntt3Sk6sMiBhrOyThszU3x0ZRlpPosBWRmhGetHLxf+8bmrCSz/jMkkNk3T+UZgKYmKSH08GXDFqxMQSpIrbXQkdoUJqbEQVG0Jj8eRl4p3Vr+ru3XmteV2kUYYjOIZTaMAFNOEWWuABBQHP8ApvzqPz4rw7H/PSklP0HMIfOJ8/pEqP5g==</latexit><latexit sha1_base64="/ApTPJnToJADkOtbiY8fEJkkfFw=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lFUG9FLx4rGFtoQ5lsN+3SzSbuboQS+ie8eFDx6u/x5r9x0+agrQ8WHu/NzM68IBFcG9f9dkorq2vrG+XNytb2zu5edf/gQceposyjsYhVJ0DNBJfMM9wI1kkUwygQrB2Mb3K//cSU5rG8N5OE+REOJQ85RWOlTi9BZTiKfrXm1t0ZyDJpFKQGBVr96ldvENM0YtJQgVp3G25i/CyfRgWbVnqpZgnSMQ5Z11KJEdN+Ntt3Sk6sMiBhrOyThszU3x0ZRlpPosBWRmhGetHLxf+8bmrCSz/jMkkNk3T+UZgKYmKSH08GXDFqxMQSpIrbXQkdoUJqbEQVG0Jj8eRl4p3Vr+ru3XmteV2kUYYjOIZTaMAFNOEWWuABBQHP8ApvzqPz4rw7H/PSklP0HMIfOJ8/pEqP5g==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

(c)

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

∂
<latexit sha1_base64="/ApTPJnToJADkOtbiY8fEJkkfFw=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lFUG9FLx4rGFtoQ5lsN+3SzSbuboQS+ie8eFDx6u/x5r9x0+agrQ8WHu/NzM68IBFcG9f9dkorq2vrG+XNytb2zu5edf/gQceposyjsYhVJ0DNBJfMM9wI1kkUwygQrB2Mb3K//cSU5rG8N5OE+REOJQ85RWOlTi9BZTiKfrXm1t0ZyDJpFKQGBVr96ldvENM0YtJQgVp3G25i/CyfRgWbVnqpZgnSMQ5Z11KJEdN+Ntt3Sk6sMiBhrOyThszU3x0ZRlpPosBWRmhGetHLxf+8bmrCSz/jMkkNk3T+UZgKYmKSH08GXDFqxMQSpIrbXQkdoUJqbEQVG0Jj8eRl4p3Vr+ru3XmteV2kUYYjOIZTaMAFNOEWWuABBQHP8ApvzqPz4rw7H/PSklP0HMIfOJ8/pEqP5g==</latexit><latexit sha1_base64="/ApTPJnToJADkOtbiY8fEJkkfFw=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lFUG9FLx4rGFtoQ5lsN+3SzSbuboQS+ie8eFDx6u/x5r9x0+agrQ8WHu/NzM68IBFcG9f9dkorq2vrG+XNytb2zu5edf/gQceposyjsYhVJ0DNBJfMM9wI1kkUwygQrB2Mb3K//cSU5rG8N5OE+REOJQ85RWOlTi9BZTiKfrXm1t0ZyDJpFKQGBVr96ldvENM0YtJQgVp3G25i/CyfRgWbVnqpZgnSMQ5Z11KJEdN+Ntt3Sk6sMiBhrOyThszU3x0ZRlpPosBWRmhGetHLxf+8bmrCSz/jMkkNk3T+UZgKYmKSH08GXDFqxMQSpIrbXQkdoUJqbEQVG0Jj8eRl4p3Vr+ru3XmteV2kUYYjOIZTaMAFNOEWWuABBQHP8ApvzqPz4rw7H/PSklP0HMIfOJ8/pEqP5g==</latexit>

∅
<latexit sha1_base64="y0MiVovfvyYHeOAoLOSwL3UFZ0s=">AAAB8HicbVBNS8NAEN3Ur1q/qh69BIvgqSQiqLeiF48VjC22oWy2k3bp7ibsToQQ+i+8eFDx6s/x5r8xaXPQ1gcDj/dmmJkXxIIbdJxvq7Kyura+Ud2sbW3v7O7V9w8eTJRoBh6LRKS7ATUguAIPOQroxhqoDAR0gslN4XeeQBseqXtMY/AlHSkeckYxlx77IGNMDWBtUG84TWcGe5m4JWmQEu1B/as/jFgiQSET1Jie68ToZ1QjZwKmtX5iIKZsQkfQy6miEoyfzS6e2ie5MrTDSOel0J6pvycyKo1JZZB3Sopjs+gV4n9eL8Hw0s+4ihMExeaLwkTYGNnF+/aQa2Ao0pxQpnl+q83GVFOGeUhFCO7iy8vEO2teNZ2780brukyjSo7IMTklLrkgLXJL2sQjjCjyTF7Jm2WsF+vd+pi3Vqxy5pD8gfX5A9tjkJI=</latexit><latexit sha1_base64="y0MiVovfvyYHeOAoLOSwL3UFZ0s=">AAAB8HicbVBNS8NAEN3Ur1q/qh69BIvgqSQiqLeiF48VjC22oWy2k3bp7ibsToQQ+i+8eFDx6s/x5r8xaXPQ1gcDj/dmmJkXxIIbdJxvq7Kyura+Ud2sbW3v7O7V9w8eTJRoBh6LRKS7ATUguAIPOQroxhqoDAR0gslN4XeeQBseqXtMY/AlHSkeckYxlx77IGNMDWBtUG84TWcGe5m4JWmQEu1B/as/jFgiQSET1Jie68ToZ1QjZwKmtX5iIKZsQkfQy6miEoyfzS6e2ie5MrTDSOel0J6pvycyKo1JZZB3Sopjs+gV4n9eL8Hw0s+4ihMExeaLwkTYGNnF+/aQa2Ao0pxQpnl+q83GVFOGeUhFCO7iy8vEO2teNZ2780brukyjSo7IMTklLrkgLXJL2sQjjCjyTF7Jm2WsF+vd+pi3Vqxy5pD8gfX5A9tjkJI=</latexit>

Figure 2. (a) Shown here are examples of a 0-clique (a point or

node of a graph), 1-clique (two nodes connected by a 1D undi-

rected edge), 2-clique (three nodes connected by the 1D edges and

2D faces filling in the space between the edges), and 3-clique (four

nodes connected by their 1D edges, 2D faces, and a 3D solid fill-

ing in the space between the faces). These simplicies correspond

to topological realization of a 0-clique, 1-clique, 2-clique, and 3-

clique, respectively. Note that a n-clique defines a nD space. (b)

Examples of clique complexes: cliques glue on common faces to

form topological objects. (c) Example cavities in the topological

space. (d) The boundary operator of a chain surrounding a clique

complex (top) and a cavity (bottom). (e) Persistent homology de-

tects birth and destruction of a cavity (shown with dashed line)

during the mapping of a weighted graph onto binary graphs (Al-

gorithm 1).

3. Approach

The structure of a DNN is generally defined by a

weighted graph. Similarly, the “behavior” of a DNN (i.e.,

the activation of its nodes) are given by a functional graph,

i.e., the correlations between the activation of each pair of

nodes.

We study the topological changes of this functional

graphs during training and testing. We show that networks

that generalize to unseen testing samples converge to a com-

mon topology, and that this topology is differential from

that of networks that fail to generalize. We then demon-

strate how we can exploit this new knowledge to determine

whether an unseen testing sample will be correctly analyzed

by the network and when it will not. Specifically, we focus

on adversarial attacks.

3.1. Preliminaries

Let G = (V,E) be an undirected graph that consists of

a pair of finite sets (V,E), where the elements vi of V are

called the vertices, and the elements eij of E are called the

4758



edges.

A n-clique, σ ⊂ G is a subset of n + 1 vertices of G
that are connected to each other, and n is the degree of the

clique. Any subgraph φ ⊂ σ of a n-clique is itself a clique

of lower degree and is called a face of that clique. A clique

that is not a face of a clique of larger degree, is called a

maximal clique.

The clique complex of a graph G is the collection of

all its cliques, S(G) = {S0(G), S1(G), . . . Sn(G)}, where

Sk(G) is the set of all (k + 1)-cliques in G [31]. A clique

complex defines a topological space.

The geometric realization of this topological space is an

object. A few examples of such objects are shown in Figure

2(a). As seen in this figure, a 0-clique is realized by a single

node, a 1-clique by a line segment (i.e., edge) connecting

two nodes, a 2-clique is the filled triangle that connects three

nodes (i.e., the three edges of the three nodes define a filled

triangle, that is, a 2D face), etc.

The geometric realizations of cliques in a clique complex

intersect on common faces forming a well-defined object as

shown in Fig. 2(b).

We define the correlation activation of nodes in a DNN

as topological objects, as those illustrated in Fig. 2(a-c).

We study the topological properties of these objects. For

this, we turn to several concepts necessary to compute ho-

mology, a method in algebraic topology capable of counting

cavities in topological objects.

3.2. Homology and cavities

We define a chain complex C(S) of a clique complex

to be the sequence {Cn(S,F2)}n≥0 (abbreviated Cn), with

Cn the F2-vector space whose bases are the (n+1)-cliques

σ ∈ Sn, ∀n ≥ 0, and F2 = {0, 1}. In other words the ele-

ments of Cn are interconnections of (n+1)-cliques in S. For

example, elements of C1 are linear combinations of edges

(2-cliques) and elements of C2 are linear combinations of

filled triangles (3-cliques, i.e., 2D faces).

For each n ≥ 1, there exist a linear transformation called

a boundary operator that maps Cn onto a lower dimen-

sional chain complex:

∂n : Cn −→ Cn−1, (1)

with

∂n(σ0,1,...,n) =

n∑

k=0

σ0,1,...,k−1,k+1,...,n. (2)

Geometrically, the boundary of a n-clique is the set of

(n − 1)-cliques bordering it. Fig. 2(d) shows an example.

Hence, the boundary operator takes a collection of n-cliques

and maps them to their boundary, i.e., a collection of (n −
1)-cliques.

Similarly, a n-cycle is a path in our graph that forms

closed structures, e.g., v1 → v2 → v3 → v1. Since

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=1=1

=0

=0

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=2

=0

=0

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=2

=0

=0

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=1=1

=0

=0

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=1=1

=4

=0

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=1=1

=3

=0

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=1=1

=1

=0

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=7

=0

=0

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v6
<latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit><latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit>

v6
<latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit><latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit>

v6
<latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit><latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit>

v6
<latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit><latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v6
<latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit><latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit>

v8
<latexit sha1_base64="xuT+e/lO581MT/B4i0jzoiPQwO4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEsN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjGrBRKg0Q67YYlGUSYIJmf1NekJzhnJsCWVa2FsJG1BNGdp0SjYEb/nlVeJfVK+r7v1lpX6Tp1GEEziFc/DgCupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD4CujXg=</latexit><latexit sha1_base64="xuT+e/lO581MT/B4i0jzoiPQwO4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEsN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjGrBRKg0Q67YYlGUSYIJmf1NekJzhnJsCWVa2FsJG1BNGdp0SjYEb/nlVeJfVK+r7v1lpX6Tp1GEEziFc/DgCupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD4CujXg=</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v6
<latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit><latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit>

v8
<latexit sha1_base64="xuT+e/lO581MT/B4i0jzoiPQwO4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEsN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjGrBRKg0Q67YYlGUSYIJmf1NekJzhnJsCWVa2FsJG1BNGdp0SjYEb/nlVeJfVK+r7v1lpX6Tp1GEEziFc/DgCupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD4CujXg=</latexit><latexit sha1_base64="xuT+e/lO581MT/B4i0jzoiPQwO4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEsN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjGrBRKg0Q67YYlGUSYIJmf1NekJzhnJsCWVa2FsJG1BNGdp0SjYEb/nlVeJfVK+r7v1lpX6Tp1GEEziFc/DgCupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD4CujXg=</latexit>

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=1

=0

=1

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=1=1

=4

=0

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=1=1

=6

=0

β0
<latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit><latexit sha1_base64="8xgg5y7Nq9evBtUKI7Hxfqanguk=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/WqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BVsmPGg==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

=8

=0

=0

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v6
<latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit><latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit>

v8
<latexit sha1_base64="xuT+e/lO581MT/B4i0jzoiPQwO4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEsN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjGrBRKg0Q67YYlGUSYIJmf1NekJzhnJsCWVa2FsJG1BNGdp0SjYEb/nlVeJfVK+r7v1lpX6Tp1GEEziFc/DgCupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD4CujXg=</latexit><latexit sha1_base64="xuT+e/lO581MT/B4i0jzoiPQwO4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEsN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjGrBRKg0Q67YYlGUSYIJmf1NekJzhnJsCWVa2FsJG1BNGdp0SjYEb/nlVeJfVK+r7v1lpX6Tp1GEEziFc/DgCupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD4CujXg=</latexit>

v0
<latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit><latexit sha1_base64="nF0dqkbkdTehsBtLxwgXYQ5JKMQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67brVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dJaNcA==</latexit>

v1
<latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit><latexit sha1_base64="66rPlQWixBWcYW9dOUcAfMh0rds=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KokI6q3oxWNFYwttKJvtpF262YTdTaGE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLU8G1cd1vZ2V1bX1js7RV3t7Z3duvHBw+6SRTDH2WiES1QqpRcIm+4UZgK1VI41BgMxzeTv3mCJXmiXw04xSDmPYljzijxkoPo67XrVTdmjsDWSZeQapQoNGtfHV6CctilIYJqnXbc1MT5FQZzgROyp1MY0rZkPaxbamkMeogn506IadW6ZEoUbakITP190ROY63HcWg7Y2oGetGbiv957cxEV0HOZZoZlGy+KMoEMQmZ/k16XCEzYmwJZYrbWwkbUEWZsemUbQje4svLxD+vXdfc+4tq/aZIowTHcAJn4MEl1OEOGuADgz48wyu8OcJ5cd6dj3nrilPMHMEfOJ8/dhmNcQ==</latexit>

v2
<latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit><latexit sha1_base64="WlZ3iDFPvOWb/5MLJrfgY7RKPFw=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKoN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjK6CiVBphlyxxaIokwQTMvub9ITmDOXYEsq0sLcSNqCaMrTplGwI3vLLq8SvVa+r7v1FpX6Tp1GEEziFc/DgEupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD3ecjXI=</latexit>

v3
<latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit><latexit sha1_base64="S/qBlW83S1+hnEVNCaZ6pvyoGX0=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lVUG9FLx4rGltoQ9lsN+3SzSbsTgol9Cd48aDi1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLK6tr6RnGztLW9s7tX3j94MnGqGfdYLGPdCqjhUijuoUDJW4nmNAokbwbD26nfHHFtRKwecZxwP6J9JULBKFrpYdQ975YrbtWdgSyTWk4qkKPRLX91ejFLI66QSWpMu+Ym6GdUo2CST0qd1PCEsiHt87alikbc+Nns1Ak5sUqPhLG2pZDM1N8TGY2MGUeB7YwoDsyiNxX/89ophld+JlSSIldsvihMJcGYTP8mPaE5Qzm2hDIt7K2EDaimDG06JRtCbfHlZeKdVa+r7v1FpX6Tp1GEIziGU6jBJdThDhrgAYM+PMMrvDnSeXHenY95a8HJZw7hD5zPH3kfjXM=</latexit>

v4
<latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit><latexit sha1_base64="cvjSoEORL9q0j2zIUHqu64slG/E=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEUG9FLx4rGFtoQ9lsN+3S3U3YnRRK6V/w4kHFq7/Im//GpM1BWx8MPN6bYWZemEhh0XW/ndLa+sbmVnm7srO7t39QPTx6snFqGPdZLGPTDqnlUmjuo0DJ24nhVIWSt8LRXe63xtxYEetHnCQ8UHSgRSQYxVwa9y4rvWrNrbtzkFXiFaQGBZq96le3H7NUcY1MUms7nptgMKUGBZN8VummlieUjeiAdzKqqeI2mM5vnZGzTOmTKDZZaSRz9ffElCprJyrMOhXFoV32cvE/r5NidB1MhU5S5JotFkWpJBiT/HHSF4YzlJOMUGZEdithQ2oowyyePARv+eVV4l/Ub+ruw2WtcVukUYYTOIVz8OAKGnAPTfCBwRCe4RXeHOW8OO/Ox6K15BQzx/AHzucPr7CNiA==</latexit>

v5
<latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit><latexit sha1_base64="ZibT9u1eZVSpu+cSlrowPG7qzmM=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4Kqko6q3oxWMFYwttKJvtpl26uwm7k0IJ/QtePKh49Rd589+YtDlo64OBx3szzMwLYiksuu63s7K6tr6xWdoqb+/s7u1XDg6fbJQYxj0Wyci0A2q5FJp7KFDydmw4VYHkrWB0l/utMTdWRPoRJzH3FR1oEQpGMZfGvctyr1J1a+4MZJnUC1KFAs1e5avbj1iiuEYmqbWduhujn1KDgkk+LXcTy2PKRnTAOxnVVHHrp7Nbp+Q0U/okjExWGslM/T2RUmXtRAVZp6I4tIteLv7ndRIMr/1U6DhBrtl8UZhIghHJHyd9YThDOckIZUZktxI2pIYyzOLJQ6gvvrxMvPPaTc19uKg2bos0SnAMJ3AGdbiCBtxDEzxgMIRneIU3RzkvzrvzMW9dcYqZI/gD5/MHsTSNiQ==</latexit>

v6
<latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit><latexit sha1_base64="uOyGKcM4xZgZgku32+OOlr44VY4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lF/LgVvXisaGyhDWWz3bRLN5uwOymU0J/gxYOKV/+RN/+N2zYHbX0w8Hhvhpl5QSKFQdf9dgorq2vrG8XN0tb2zu5eef/gycSpZtxjsYx1K6CGS6G4hwIlbyWa0yiQvBkMb6d+c8S1EbF6xHHC/Yj2lQgFo2ilh1H3oluuuFV3BrJMajmpQI5Gt/zV6cUsjbhCJqkx7ZqboJ9RjYJJPil1UsMTyoa0z9uWKhpx42ezUyfkxCo9EsbalkIyU39PZDQyZhwFtjOiODCL3lT8z2unGF75mVBJilyx+aIwlQRjMv2b9ITmDOXYEsq0sLcSNqCaMrTplGwItcWXl4l3Vr2uuvfnlfpNnkYRjuAYTqEGl1CHO2iABwz68Ayv8OZI58V5dz7mrQUnnzmEP3A+fwB9qI12</latexit>

v8
<latexit sha1_base64="xuT+e/lO581MT/B4i0jzoiPQwO4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEsN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjGrBRKg0Q67YYlGUSYIJmf1NekJzhnJsCWVa2FsJG1BNGdp0SjYEb/nlVeJfVK+r7v1lpX6Tp1GEEziFc/DgCupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD4CujXg=</latexit><latexit sha1_base64="xuT+e/lO581MT/B4i0jzoiPQwO4=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEsN6KXjxWNLbQhrLZbtqlm03YnRRK6U/w4kHFq//Im//GbZuDtj4YeLw3w8y8MJXCoOt+O4W19Y3NreJ2aWd3b/+gfHj0ZJJMM+6zRCa6FVLDpVDcR4GSt1LNaRxK3gyHtzO/OeLaiEQ94jjlQUz7SkSCUbTSw6hb65YrbtWdg6wSLycVyNHolr86vYRlMVfIJDWm7bkpBhOqUTDJp6VOZnhK2ZD2edtSRWNugsn81Ck5s0qPRIm2pZDM1d8TExobM45D2xlTHJhlbyb+57UzjGrBRKg0Q67YYlGUSYIJmf1NekJzhnJsCWVa2FsJG1BNGdp0SjYEb/nlVeJfVK+r7v1lpX6Tp1GEEziFc/DgCupwBw3wgUEfnuEV3hzpvDjvzseiteDkM8fwB87nD4CujXg=</latexit>

Figure 3. The Betti numbers are sequences of natural numbers

counting the cavities of a topological object in a corresponding

dimension. Low dimensional Betti numbers have intuitive in-

terpretation: β0 counts connected components, β1 2D cavities,

β2 3D cavities. We show several examples of clique simplices

and corresponding Betti numbers. By adding edges, lower di-

mensional cavities are destroyed while higher dimensional are

formed. For example, note how a first cavity l0 = (v0, v1, ..., v6)
is formed (middle row, second column), then by adding two

more edges (v2, v4) and (v0, v4) four new cavities appear l1 =
(v0, v4, v5, v6), l2 = (v0, v1, v2, v3, v4), l3 = (v2, v3, v4, v5) and

l4 = (v0, v1, v2, v5, v6) (middle row, third column). By defini-

tion, a geometrical realization of a clique always includes all the

enclosed space between the nodes (simplices). Adding another

edge (v0, v5) fills l1, thus β1 drops to 3. Some edges are dashed

for facilitating visualization.

the boundary of any clique is a cycle, the boundary oper-

ator provides a mechanism to compute cycles. Formally,

a n-cycle is given by any element l ∈ Cn that satisfies

∂n(l) = 0, Fig. 2(d).

Let us call the subset of n-cycles, k(∂n). And, let the

n-cycle that defines the boundary of Cn be b(∂n).
Note that two n-cycles, l1, l2 ∈ Cn, are equivalent if

their sum in F2 defines the boundary of a path of n + 1
vertices, i.e., a (n+ 1)-chain.

Formally, we define this homology of dimension n as,

Hn(S,F2) = k(∂n)/b(∂n + 1), (3)

for n ≥ 1, and

H0(S) = C0/b(∂1). (4)

Therefore, Hn defines the vector space spanned by the

class of n-cycles. Its dimensionality is the number of non-
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trivial n-cycles; i.e., the number of (n+1)-dimensional cav-

ities in the objects (graphs) in Fig. 2(c). And a cavity is a

non-filled face of dimensionality n, Fig 2(d).

Since cycles are chain complexes that map to ∅ by the

boundary operator, cavities are the nullspace of this bound-

ary operator, null(∂n) = k(∂n) ⊂ Cn.

3.3. Cliques in DNNs

The above is defined in binary graphs, i.e., in F2. For

weighted graphs we will compute all the possible binary

graphs. Let us define an approach to achieve this.

Let G = (V,E) be the graph defining the DNN we wish

to study, and X = {xi,yi}
m

i=1
the labeled training samples,

with m the number of samples, xi ∈ R
p, and yi ∈ Z in

classification and yi ∈ R
q in regression (q ≥ 1).

Passing the sample vectors xi through the network (i =
1, . . . ,m), allows us to compute the correlation cij between

the activation (ai, aj) of each pair of nodes (vi, vj) of G.

That is given by,

cij =
m(m− 1)

2

m−1∑

i=1

m∑

j=i+1

(ai − µai
)(aj − µaj

)

ςai
ςaj

, (5)

where µ and ς indicate the mean and standard deviation over

X .

Let us now order the absolute values of these correlations

from largest to smallest: |ci1j1 | ≥ |ci2j2 | ≥ · · · ≥ |cirjr | >
T , r the number of correlations larger than T in G given

X , written corr(G|X,T ). In this notation, the subscripts of

each correlation indicate the node pairs in that correlation:

(vi1 , vj1), . . . , (vir , vjr ).

Binary graphs are obtained by iteratively adding a node

pair at a time. We start by adding the nodes with largest

correlation, (vi1 , vj1), and continue adding node pairs up to

the last one, (vir , vjr ).

We will refer to the number of edges included in a binary

graph as its density, ρk = k/number of non-zero correla-

tions; the number of non-zero correlations is computed as

the number of |cij | > 0, ∀i and j > i. Thus, the density of

our binary graph will increase at each iteration (as we add

more and more nodes).

This process allows us to investigate how the homology

of the graph defining the DNN of interest evolves as a func-

tion of the density, Fig. 2(e).

This approach is summarized in Algorithm 1. This algo-

rithm maps a DNN defined by a weighted graph onto the set

of binary graphs {G1, . . . , Gr}. And, these binary graphs

are topological objects as shown in Fig. 2.

Algorithm 1 allows us to compute any topological prop-

erty of a DNN given X as a function of learning.

We start with the analysis of the number of n-cliques. To

illustrate this, we will use the LeNet derived in [16]. LeNet

Algorithm 1 Weighted to binary graph mapping.

1: Let G = (V,E), X = {xi,yi}
m

i=1
, and define T > 0.

2: Let corr(G|X,T ) = {|ci1j1 |, |ci2j2 |, . . . , |cirjr |}, s.t.

|ci1j1 | ≥ |ci2j2| ≥ · · · ≥ |cirjr | > T .

3: Let G0 = ∅ and k=0.

4: repeat

5: k = k + 1.

6: Gk = Gk−1

⋃
{vik , êijvjk}, with êij the undirected

edge defining vik— vjk .

7: ρk = k/r.

8: until k = r.

is a historical network and will be used here as a proof-of-

concept. This network was originally derived to recognize

written digits, i.e., 0-10. We use the MNIST dataset, con-

sisting of 60, 000 training images and 10, 000 test images,

as X [16].

The cross-validation (CV) classification accuracy of this

network is shown in Fig. 4(a), where the x-axis defines

the epoch and the y-axis the 5-fold CV accuracy, and the

thickens of the blue curve defines the variance over this CV

procedure.

Given the graph of LeNet GLeNet and the training set X ,

we use Algorithm 1 to get Gk s.t. ρk = .25. The number of

n-cliques (n ∈ [0, 20]) in Gk are shown in Fig. 4(b), where

each plot represents the results at the indicated epoch, the

x-axis specifies the value of n, and the y-axis the number of

n-cliques.

Note that the number of n-cliques in an untrained DNN

must be zero or very close to zero. That is because the num-

ber of nodes working together (i.e., correlated, as given by

cij) before any training is performed must be zero or tiny.

This is shown in the first plot of Fig. 4(b). But as the net-

work learns, the nodes in the graph start to work together to

solve the problem of mapping xi onto y.

Note that by the time the learning process has made its

major gains (by about epoch 10), the number of n-cliques

is maximum. As the learning process continuous tightening

the knobs of the network (i.e., adjusting its parameters), the

number of cliques starts to decrease. This is the result of

overfitting to X .

Are cavities an even better indicator of how well the net-

work learns a dataset X? We explore this next.

3.4. Cavities in DNNs

The rank of the n-homology group Hn in a topological

space is called the nth Betti number. In other words, Betti

numbers compute the maximum amount of cuts that must be

made to separate a surface into two k-cycles, k = 1, 2, . . . .

Hence, the first Betti number, β0, computes the number

of connected elements in S(G); the second Betti number,

β1, calculates 1D cavities (or holes); β2 gives the number of
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(a) (b)

Figure 4. Testing accuracy for LeNet training on MNIST (a) vs the number of cliques (b). Mean and standard deviation given by 5-fold

cross-validation.

2D cavities; and, more generally, βn computes the number

of nD cavities, Figure 3.

Key to understanding Figure 3 is to note that all kD faces

of the simplicies of a n-clique are filled, e.g., see the last ob-

ject in the second row and the last two in the last row in Fig-

ure 3; note how these kD faces eliminate cavities of lower

dimensionality and add cavities of higher dimensionality.

To further clarify this important point, consider the sec-

ond example in the second row in Figure 3. The functional

representation of this DNN indicates that node v0 and v1
work together to solve the classification or regression prob-

lem the network is tasked to address, i.e., their activation

patterns are highly correlated (Algorithm 1). Similarly, vi
and vi+1 (i = 1, . . . , 6) and v6 and v0 also work together

to solve the problem the network is faced with. This cre-

ates a 1D cavity, β1 = 1, because ∂ maps this chain to ∅.

But if v0 and v4 and v0 and v5 are also highly correlated,

this forms cliques with filled simplicies, yielding two addi-

tional 1D cavities, β1 = 3; as shown in the last objects in

the second row in Fig. 3.

The Betti numbers of a clique complex S of a graph G
are formally given by,

βn(S) = null(∂n)− rank(∂n+1). (6)

Note that in order to compute βn, we need the null space

and the rank of the matrix formed by cliques of dimension

n and dimension n − 1. This means that we only need to

compute the cliques in the first n dimensions to calculate

β1, . . . , βn. Since, in most DNNs, βn = 0 for n larger than

4 or 5, this means that the computations can be performed

efficiently.

3.5. Learning and generalization

The evolution of the Betti numbers of the LeNet network

as a function of T and epochs is shown in Fig. 5. Recall,

T defines the density our approach explores, i.e., T is in-

versely proportional to ρ (see Algorithm 1). The y-axis in

the plots indicates the number of cavities properly normal-

ized by the number of nodes (i.e., number of cavities/node).

As we can see in this key figure, the number of 1D cav-

ities moves from higher to lower densities as the DNN

learns. That is, as the DNN learns, the correlation pat-

tern of activation of the nodes in the network that are fur-

ther apart as well as those that generate larger simplicial

complexes start to appear.1 This demonstrates that the net-

work is constructing global structures to learn the function

that maps the input samples to their corresponding outputs,

yi = g(xi), i.e., the network is learning to generalize by

using large portions of the graph.

But when the network can no longer generalize, it starts

to memorize the samples that do not abide by the learned

functional mapping g(·). This results in a decrease of global

structure and an increase in local chain complexes. This is

clearly visible in Figure 5: note the maximum number of

cavities starts to move toward higher densities. As seen in

Figure 5, this happens after about epoch = 40, when the

network has done all it can to learn to generalize, Figure

4(a). An example of this topological effect was illustrated

1This effect is due to the fact that nodes that work together start to form

cliques whose simplices fill in the holes of the functional graph. That is,

rather than adding additional nodes when increasing the density from ρk

to ρk+1, we add edges between the nodes already available at density ρk .

We refer to this as a global property, because rather than having a chain of

semi-related nodes (e.g., v1 → v2 → · · · → vr), we have n-cliques (i.e.,

all nodes connected to all other nodes). Note that the cliques appearing at

higher densities delete the cavities we observe a lower densities, Figure 3.
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<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

β3
<latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit><latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit>
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Figure 5. Betti number dynamics during LeNet [16] training on MNIST. Mean and standard deviation given by 5-fold cross-validation.

Refer to Fig. 4(a) for testing accuracy.

Algorithm 2 Generalization.

1: Let G = (V,E) define a DNN with θ its parameters.

2: Let X be the training set, and set T > 0.

3: Set t=0, and n to either 1, 2, or 3.

4: repeat

5: Use X and the selected loss to optimize θ.

6: t=t+1.

7: Use Algorithm 1 to obtain Gk, k = 1, . . . , r.

8: Compute the clique complexes Sk of Gk.

9: k̂t = argmaxk βn(Sk).

10: until k̂t > k̂t−1.

in the second and third rows of Fig. 3.

This means learning in DNNs is equivalent to finding the

smallest density ρ
k̂

of nD cavities in the functional binary

graphs that define the network. This peak density allows

us to identify when a network has reach its limits of global

learnability and generalization to unseen samples.

This approach is summarized in Algorithm 2.

If we wish to find global properties with Algorithm 2,

we set n = 1 to detect 1D cavities. But if we wish to iden-

tify even larger topological connections, we set n = 2 or

3. Hence, larger n values mean we are interested in in-

creasingly general properties of the underlying, unknown

function g(·) our DNN needs to learn.

The smaller n is, the more we allow the DNN to adapt

to our specific dataset. Thus, a smaller n will yield more

accurate results on a testing set that is representative of the

training, but less accurate results on test sets that diverge

from the training set.
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Figure 6. Training/testing accuracy with decreasing proportion of

training data and permuted/non-permuted labels.

Additional results are in the supplementary file.

3.6. Learning vs. failing to learn

We can also use the above defined topological properties

of our DNN to determine where the networks fails to learn

to generalize to unseen samples.

Let us illustrate this in an example using LeNet. In this

example, we trained the network with either 50%, 25%,

10% or 1% random selection of the training samples (plus

the data augmentation typically used in LeNet). The train-

ing and testing accuracies are shown in Figure 6(a). Solid

lines indicate training accuracy; dashed lines testing accu-

racy. As can be appreciated in the figure, for LeNet the

testing accuracy follows the same pattern as the training,

regardless of the percentage of training data used.

But, when we redo the above experiment with permuted

labels,2 the results are very different, Figure 6(b).

2This means that the labels yi have been permuted by multiplying the
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Note how the network is able to learn from small non-

sensical (permuted) datasets during training. But the testing

accuracy curves shows this is just an illusion, i.e., the net-

work is able to memorize these nonsensical sample pairs

{xi, ỹi}, where ỹi are the permuted labels, but this serves

no purpose when it comes to testing the performance of the

system on independent samples. This means we cannot re-

lay on the training accuracy as a measure of generalization;

a well-known fact.

Fortunately, from our previous section, we know that nD

cavities move toward lower densities of our functional bi-

nary graphs when the network learns to generalize. We will

now use this insight to derive a simple algorithm that knows

whether the network is learning or not.

Figure 7 shows the Bettis at different densities, percent-

ages of training data (50 to 1%), and epochs (epoch = 2, 10
and 50). The blue curves correspond to the Bettis computed

with Algorithm 2 and non-permuted data. Orange curves

show the Bettis obtained when using the permuted labels

ỹi. Figure 7(a) are the results at epoch = 2, Figure 7(b) at

epoch = 4, Figure 7(c) at epoch = 10 and Figure 7(d) at

epoch = 50.

As expected, the maximum number in β1 moves to lower

densities when the labels are non-permuted, but does not

when the labels are permuted. Even more telling is the lack

of 2D and 3D cavities when using permuted labels.

Our algorithm to detect lack of training is thus simple:

a. Lack of 2D and 3D cavities, and b. 1D cavities move

toward lower densities.

What does it mean to learn in DNN? Learning to gen-

eralize in DNN is defined by the creation of 2 and 3D cav-

ities in the functional binary graphs representing the cor-

relations of activation of distant nodes of the DNN, and the

movement of 1D cavities from higher to lower graph density

ρ. Overfitting is indicated by a regression of these cavities

toward higher densities in these functional binary graphs.

3.7. Detecting adversarial attacks

We can also use the approach derived in the previous sec-

tions to know where our network is likely to fail during test-

ing. We illustrate this by demonstrating how to detect an

adversarial attack, which is a guaranteed, easy way to make

a DNN fail [33].

To do this, we use the algorithm of [21] to generate im-

ages for an adversarial attack on a trained LeNet. As above,

LeNet was trained on MNIST.

For testing, we used the the independent MNIST testing

set and the set of images prepared for the adversarial attack.

As above, we expect 1D cavities to increase and move

to lower densities as well as an increase in the number of 2

vector (y1, . . . ,ym)T with a randomly generated m × m permutation

matrix P. A permutation matrix is obtained by permuting the rows of an

identity matrix.

and 3D cavities at lower densities on unaltered testing data.

But for the data in the adversarial set, we expect only 1,

2 and 3D cavities at the highest densities, indicating local

processing but a lack of global engagement of the network.

The results are in Fig. 8, with the blue curves indicating

the cavities on the functional binary graphs Gk when us-

ing the unaltered testing sample, and the orange curve those

observed when processing the samples in the adversarial at-

tack set. Thus, our predictions are confirmed, and we know

that the images in the adversarial attack set cannot be cor-

rectly classified by LeNet.

This approach, for the first time allows us to identify test

images that the network is bound to misclassify.

See additional results in the supplementary file.

3.8. Experimental details

The experiments reported above with LeNet were trained

using stochastic gradient descent with momentum of .9 and

weight decay 5 × 10−4. Learning rate was initialized at

10−4 and reduced by half when accuracy stagnated. For

training, data was augmented using random horizontal flips,

random rotations of ±5 and random crops of equal image

size with padding = 4. The images of the adversarial attack

were generated using the approach of [21]. This approach

computes minimal perturbations, that are mostly indistin-

guishable to a human observer but have devastating effects

on DNNs. In our case, the initial testing accuracy of above

90% (Fig. 4(a)) dropped to random decision (10%) after the

adversarial perturbations were used.

4. Discussion and conclusions

DNNs are used in a large number of real life products, in-

cluding face recognition, facial expression analysis, object

recognition, speech recognition, and language translation,

to name but a few. Many companies depend on DNNs to

design their products.

The main problem with DNNs is that they behave in a

“black-box” manner, i.e., we do not know how they learn,

what they learn, or where these learned deep representations

will fail. This has led to a loss of trust by many [5, 35, 26,

6, 20]. Clear examples of these are self-driving cars and

medical diagnoses, with variants of the following argument:

If we do not know what the network learned and why and

where it will fail, how can I trust it to drive my car or give

me a medical diagnosis.

In this paper, we have introduced a set of tools and algo-

rithms to address these problems.

We accomplished this by defining what learning in deep

networks means. Specifically, we demonstrated that learn-

ing to generalize to unseen (test) samples is equivalent to

creating cliques among large number of nodes, whereas

memorizing specific training samples (i.e., a type of learn-

ing that does not translate to good generalizations) is equiv-
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1%
<latexit sha1_base64="8OhptC7NRutZafa4QJ+waEA8n98=">AAAB6XicbVBNS8NAEJ34WetX1aOXxVLwVBIR1FvRi8eKxhbaUDbbTbt0swm7E6GE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLUykMuu63s7K6tr6xWdoqb+/s7u1XDg4fTZJpxn2WyES3Q2q4FIr7KFDydqo5jUPJW+HoZuq3nrg2IlEPOE55ENOBEpFgFK1073VrvUrVrbszkGXiFaQKBZq9yle3n7As5gqZpMZ0PDfFIKcaBZN8Uu5mhqeUjeiAdyxVNOYmyGenTkjNKn0SJdqWQjJTf0/kNDZmHIe2M6Y4NIveVPzP62QYXQa5UGmGXLH5oiiTBBMy/Zv0heYM5dgSyrSwtxI2pJoytOmUbQje4svLxD+rX9Xdu/Nq47pIowTHcAKn4MEFNOAWmuADgwE8wyu8OdJ5cd6dj3nrilPMHMEfOJ8/9oGNHQ==</latexit><latexit sha1_base64="8OhptC7NRutZafa4QJ+waEA8n98=">AAAB6XicbVBNS8NAEJ34WetX1aOXxVLwVBIR1FvRi8eKxhbaUDbbTbt0swm7E6GE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLUykMuu63s7K6tr6xWdoqb+/s7u1XDg4fTZJpxn2WyES3Q2q4FIr7KFDydqo5jUPJW+HoZuq3nrg2IlEPOE55ENOBEpFgFK1073VrvUrVrbszkGXiFaQKBZq9yle3n7As5gqZpMZ0PDfFIKcaBZN8Uu5mhqeUjeiAdyxVNOYmyGenTkjNKn0SJdqWQjJTf0/kNDZmHIe2M6Y4NIveVPzP62QYXQa5UGmGXLH5oiiTBBMy/Zv0heYM5dgSyrSwtxI2pJoytOmUbQje4svLxD+rX9Xdu/Nq47pIowTHcAKn4MEFNOAWmuADgwE8wyu8OdJ5cd6dj3nrilPMHMEfOJ8/9oGNHQ==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

(a)

50%
<latexit sha1_base64="GW71w1nSKV9hOVnLnWGTq2oVCH4=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5KIRb0VvXisYGyhDWWz3bRLdzdhdyOU0L/gxYOKV3+RN/+NmzYHbX0w8Hhvhpl5YcKZNq777ZTW1jc2t8rblZ3dvf2D6uHRo45TRahPYh6rbog15UxS3zDDaTdRFIuQ0044uc39zhNVmsXywUwTGgg8kixiBJtcarr9+qBacxvuHGiVeAWpQYH2oPrVH8YkFVQawrHWPc9NTJBhZRjhdFbpp5ommEzwiPYslVhQHWTzW2eobpUhimJlSxo0V39PZFhoPRWh7RTYjPWyl4v/eb3URFdBxmSSGirJYlGUcmRilD+OhkxRYvjUEkwUs7ciMsYKE2PjqdgQvOWXV4l/3rhuuPcXtdZNkUYZTuAUzsCDS2jBHbTBBwJjeIZXeHOE8+K8Ox+L1pJTzBzDHzifP2qwjVs=</latexit><latexit sha1_base64="GW71w1nSKV9hOVnLnWGTq2oVCH4=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5KIRb0VvXisYGyhDWWz3bRLdzdhdyOU0L/gxYOKV3+RN/+NmzYHbX0w8Hhvhpl5YcKZNq777ZTW1jc2t8rblZ3dvf2D6uHRo45TRahPYh6rbog15UxS3zDDaTdRFIuQ0044uc39zhNVmsXywUwTGgg8kixiBJtcarr9+qBacxvuHGiVeAWpQYH2oPrVH8YkFVQawrHWPc9NTJBhZRjhdFbpp5ommEzwiPYslVhQHWTzW2eobpUhimJlSxo0V39PZFhoPRWh7RTYjPWyl4v/eb3URFdBxmSSGirJYlGUcmRilD+OhkxRYvjUEkwUs7ciMsYKE2PjqdgQvOWXV4l/3rhuuPcXtdZNkUYZTuAUzsCDS2jBHbTBBwJjeIZXeHOE8+K8Ox+L1pJTzBzDHzifP2qwjVs=</latexit>

25%
<latexit sha1_base64="xTNdIECB1DobmGYnrzS13F43CWM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5IURb0VvXisYGyhDWWz3bRLdzdhdyOU0L/gxYOKV3+RN/+NmzYHbX0w8Hhvhpl5YcKZNq777ZTW1jc2t8rblZ3dvf2D6uHRo45TRahPYh6rbog15UxS3zDDaTdRFIuQ0044uc39zhNVmsXywUwTGgg8kixiBJtcal7064NqzW24c6BV4hWkBgXag+pXfxiTVFBpCMda9zw3MUGGlWGE01mln2qaYDLBI9qzVGJBdZDNb52hulWGKIqVLWnQXP09kWGh9VSEtlNgM9bLXi7+5/VSE10FGZNJaqgki0VRypGJUf44GjJFieFTSzBRzN6KyBgrTIyNp2JD8JZfXiV+s3HdcO/Pa62bIo0ynMApnIEHl9CCO2iDDwTG8Ayv8OYI58V5dz4WrSWnmDmGP3A+fwBtt41d</latexit><latexit sha1_base64="xTNdIECB1DobmGYnrzS13F43CWM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5IURb0VvXisYGyhDWWz3bRLdzdhdyOU0L/gxYOKV3+RN/+NmzYHbX0w8Hhvhpl5YcKZNq777ZTW1jc2t8rblZ3dvf2D6uHRo45TRahPYh6rbog15UxS3zDDaTdRFIuQ0044uc39zhNVmsXywUwTGgg8kixiBJtcal7064NqzW24c6BV4hWkBgXag+pXfxiTVFBpCMda9zw3MUGGlWGE01mln2qaYDLBI9qzVGJBdZDNb52hulWGKIqVLWnQXP09kWGh9VSEtlNgM9bLXi7+5/VSE10FGZNJaqgki0VRypGJUf44GjJFieFTSzBRzN6KyBgrTIyNp2JD8JZfXiV+s3HdcO/Pa62bIo0ynMApnIEHl9CCO2iDDwTG8Ayv8OYI58V5dz4WrSWnmDmGP3A+fwBtt41d</latexit>

10%
<latexit sha1_base64="dM2TeseeAI6CqoL/AiFEOZ9m6+s=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5KIoN6KXjxWMLbQhrLZbtqlu5uwuxFK6F/w4kHFq7/Im//GTZqDtj4YeLw3w8y8MOFMG9f9dipr6xubW9Xt2s7u3v5B/fDoUcepItQnMY9VL8Saciapb5jhtJcoikXIaTec3uZ+94kqzWL5YGYJDQQeSxYxgk0uee6gOaw33JZbAK0SryQNKNEZ1r8Go5ikgkpDONa677mJCTKsDCOczmuDVNMEkyke076lEguqg6y4dY6aVhmhKFa2pEGF+nsiw0LrmQhtp8Bmope9XPzP66cmugoyJpPUUEkWi6KUIxOj/HE0YooSw2eWYKKYvRWRCVaYGBtPzYbgLb+8Svzz1nXLvb9otG/KNKpwAqdwBh5cQhvuoAM+EJjAM7zCmyOcF+fd+Vi0Vpxy5hj+wPn8AWSYjVc=</latexit><latexit sha1_base64="dM2TeseeAI6CqoL/AiFEOZ9m6+s=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5KIoN6KXjxWMLbQhrLZbtqlu5uwuxFK6F/w4kHFq7/Im//GTZqDtj4YeLw3w8y8MOFMG9f9dipr6xubW9Xt2s7u3v5B/fDoUcepItQnMY9VL8Saciapb5jhtJcoikXIaTec3uZ+94kqzWL5YGYJDQQeSxYxgk0uee6gOaw33JZbAK0SryQNKNEZ1r8Go5ikgkpDONa677mJCTKsDCOczmuDVNMEkyke076lEguqg6y4dY6aVhmhKFa2pEGF+nsiw0LrmQhtp8Bmope9XPzP66cmugoyJpPUUEkWi6KUIxOj/HE0YooSw2eWYKKYvRWRCVaYGBtPzYbgLb+8Svzz1nXLvb9otG/KNKpwAqdwBh5cQhvuoAM+EJjAM7zCmyOcF+fd+Vi0Vpxy5hj+wPn8AWSYjVc=</latexit>

1%
<latexit sha1_base64="8OhptC7NRutZafa4QJ+waEA8n98=">AAAB6XicbVBNS8NAEJ34WetX1aOXxVLwVBIR1FvRi8eKxhbaUDbbTbt0swm7E6GE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLUykMuu63s7K6tr6xWdoqb+/s7u1XDg4fTZJpxn2WyES3Q2q4FIr7KFDydqo5jUPJW+HoZuq3nrg2IlEPOE55ENOBEpFgFK1073VrvUrVrbszkGXiFaQKBZq9yle3n7As5gqZpMZ0PDfFIKcaBZN8Uu5mhqeUjeiAdyxVNOYmyGenTkjNKn0SJdqWQjJTf0/kNDZmHIe2M6Y4NIveVPzP62QYXQa5UGmGXLH5oiiTBBMy/Zv0heYM5dgSyrSwtxI2pJoytOmUbQje4svLxD+rX9Xdu/Nq47pIowTHcAKn4MEFNOAWmuADgwE8wyu8OdJ5cd6dj3nrilPMHMEfOJ8/9oGNHQ==</latexit><latexit sha1_base64="8OhptC7NRutZafa4QJ+waEA8n98=">AAAB6XicbVBNS8NAEJ34WetX1aOXxVLwVBIR1FvRi8eKxhbaUDbbTbt0swm7E6GE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLUykMuu63s7K6tr6xWdoqb+/s7u1XDg4fTZJpxn2WyES3Q2q4FIr7KFDydqo5jUPJW+HoZuq3nrg2IlEPOE55ENOBEpFgFK1073VrvUrVrbszkGXiFaQKBZq9yle3n7As5gqZpMZ0PDfFIKcaBZN8Uu5mhqeUjeiAdyxVNOYmyGenTkjNKn0SJdqWQjJTf0/kNDZmHIe2M6Y4NIveVPzP62QYXQa5UGmGXLH5oiiTBBMy/Zv0heYM5dgSyrSwtxI2pJoytOmUbQje4svLxD+rX9Xdu/Nq47pIowTHcAKn4MEFNOAWmuADgwE8wyu8OdJ5cd6dj3nrilPMHMEfOJ8/9oGNHQ==</latexit>

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

(c)

permuttednon-permutted

permuttednon-permutted

β3
<latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit><latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit>

β3
<latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit><latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit>

β3
<latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit><latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit>

50%
<latexit sha1_base64="GW71w1nSKV9hOVnLnWGTq2oVCH4=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5KIRb0VvXisYGyhDWWz3bRLdzdhdyOU0L/gxYOKV3+RN/+NmzYHbX0w8Hhvhpl5YcKZNq777ZTW1jc2t8rblZ3dvf2D6uHRo45TRahPYh6rbog15UxS3zDDaTdRFIuQ0044uc39zhNVmsXywUwTGgg8kixiBJtcarr9+qBacxvuHGiVeAWpQYH2oPrVH8YkFVQawrHWPc9NTJBhZRjhdFbpp5ommEzwiPYslVhQHWTzW2eobpUhimJlSxo0V39PZFhoPRWh7RTYjPWyl4v/eb3URFdBxmSSGirJYlGUcmRilD+OhkxRYvjUEkwUs7ciMsYKE2PjqdgQvOWXV4l/3rhuuPcXtdZNkUYZTuAUzsCDS2jBHbTBBwJjeIZXeHOE8+K8Ox+L1pJTzBzDHzifP2qwjVs=</latexit><latexit sha1_base64="GW71w1nSKV9hOVnLnWGTq2oVCH4=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5KIRb0VvXisYGyhDWWz3bRLdzdhdyOU0L/gxYOKV3+RN/+NmzYHbX0w8Hhvhpl5YcKZNq777ZTW1jc2t8rblZ3dvf2D6uHRo45TRahPYh6rbog15UxS3zDDaTdRFIuQ0044uc39zhNVmsXywUwTGgg8kixiBJtcarr9+qBacxvuHGiVeAWpQYH2oPrVH8YkFVQawrHWPc9NTJBhZRjhdFbpp5ommEzwiPYslVhQHWTzW2eobpUhimJlSxo0V39PZFhoPRWh7RTYjPWyl4v/eb3URFdBxmSSGirJYlGUcmRilD+OhkxRYvjUEkwUs7ciMsYKE2PjqdgQvOWXV4l/3rhuuPcXtdZNkUYZTuAUzsCDS2jBHbTBBwJjeIZXeHOE8+K8Ox+L1pJTzBzDHzifP2qwjVs=</latexit>

25%
<latexit sha1_base64="xTNdIECB1DobmGYnrzS13F43CWM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5IURb0VvXisYGyhDWWz3bRLdzdhdyOU0L/gxYOKV3+RN/+NmzYHbX0w8Hhvhpl5YcKZNq777ZTW1jc2t8rblZ3dvf2D6uHRo45TRahPYh6rbog15UxS3zDDaTdRFIuQ0044uc39zhNVmsXywUwTGgg8kixiBJtcal7064NqzW24c6BV4hWkBgXag+pXfxiTVFBpCMda9zw3MUGGlWGE01mln2qaYDLBI9qzVGJBdZDNb52hulWGKIqVLWnQXP09kWGh9VSEtlNgM9bLXi7+5/VSE10FGZNJaqgki0VRypGJUf44GjJFieFTSzBRzN6KyBgrTIyNp2JD8JZfXiV+s3HdcO/Pa62bIo0ynMApnIEHl9CCO2iDDwTG8Ayv8OYI58V5dz4WrSWnmDmGP3A+fwBtt41d</latexit><latexit sha1_base64="xTNdIECB1DobmGYnrzS13F43CWM=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5IURb0VvXisYGyhDWWz3bRLdzdhdyOU0L/gxYOKV3+RN/+NmzYHbX0w8Hhvhpl5YcKZNq777ZTW1jc2t8rblZ3dvf2D6uHRo45TRahPYh6rbog15UxS3zDDaTdRFIuQ0044uc39zhNVmsXywUwTGgg8kixiBJtcal7064NqzW24c6BV4hWkBgXag+pXfxiTVFBpCMda9zw3MUGGlWGE01mln2qaYDLBI9qzVGJBdZDNb52hulWGKIqVLWnQXP09kWGh9VSEtlNgM9bLXi7+5/VSE10FGZNJaqgki0VRypGJUf44GjJFieFTSzBRzN6KyBgrTIyNp2JD8JZfXiV+s3HdcO/Pa62bIo0ynMApnIEHl9CCO2iDDwTG8Ayv8OYI58V5dz4WrSWnmDmGP3A+fwBtt41d</latexit>

10%
<latexit sha1_base64="dM2TeseeAI6CqoL/AiFEOZ9m6+s=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5KIoN6KXjxWMLbQhrLZbtqlu5uwuxFK6F/w4kHFq7/Im//GTZqDtj4YeLw3w8y8MOFMG9f9dipr6xubW9Xt2s7u3v5B/fDoUcepItQnMY9VL8Saciapb5jhtJcoikXIaTec3uZ+94kqzWL5YGYJDQQeSxYxgk0uee6gOaw33JZbAK0SryQNKNEZ1r8Go5ikgkpDONa677mJCTKsDCOczmuDVNMEkyke076lEguqg6y4dY6aVhmhKFa2pEGF+nsiw0LrmQhtp8Bmope9XPzP66cmugoyJpPUUEkWi6KUIxOj/HE0YooSw2eWYKKYvRWRCVaYGBtPzYbgLb+8Svzz1nXLvb9otG/KNKpwAqdwBh5cQhvuoAM+EJjAM7zCmyOcF+fd+Vi0Vpxy5hj+wPn8AWSYjVc=</latexit><latexit sha1_base64="dM2TeseeAI6CqoL/AiFEOZ9m6+s=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LJaCp5KIoN6KXjxWMLbQhrLZbtqlu5uwuxFK6F/w4kHFq7/Im//GTZqDtj4YeLw3w8y8MOFMG9f9dipr6xubW9Xt2s7u3v5B/fDoUcepItQnMY9VL8Saciapb5jhtJcoikXIaTec3uZ+94kqzWL5YGYJDQQeSxYxgk0uee6gOaw33JZbAK0SryQNKNEZ1r8Go5ikgkpDONa677mJCTKsDCOczmuDVNMEkyke076lEguqg6y4dY6aVhmhKFa2pEGF+nsiw0LrmQhtp8Bmope9XPzP66cmugoyJpPUUEkWi6KUIxOj/HE0YooSw2eWYKKYvRWRCVaYGBtPzYbgLb+8Svzz1nXLvb9otG/KNKpwAqdwBh5cQhvuoAM+EJjAM7zCmyOcF+fd+Vi0Vpxy5hj+wPn8AWSYjVc=</latexit>

1%
<latexit sha1_base64="8OhptC7NRutZafa4QJ+waEA8n98=">AAAB6XicbVBNS8NAEJ34WetX1aOXxVLwVBIR1FvRi8eKxhbaUDbbTbt0swm7E6GE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLUykMuu63s7K6tr6xWdoqb+/s7u1XDg4fTZJpxn2WyES3Q2q4FIr7KFDydqo5jUPJW+HoZuq3nrg2IlEPOE55ENOBEpFgFK1073VrvUrVrbszkGXiFaQKBZq9yle3n7As5gqZpMZ0PDfFIKcaBZN8Uu5mhqeUjeiAdyxVNOYmyGenTkjNKn0SJdqWQjJTf0/kNDZmHIe2M6Y4NIveVPzP62QYXQa5UGmGXLH5oiiTBBMy/Zv0heYM5dgSyrSwtxI2pJoytOmUbQje4svLxD+rX9Xdu/Nq47pIowTHcAKn4MEFNOAWmuADgwE8wyu8OdJ5cd6dj3nrilPMHMEfOJ8/9oGNHQ==</latexit><latexit sha1_base64="8OhptC7NRutZafa4QJ+waEA8n98=">AAAB6XicbVBNS8NAEJ34WetX1aOXxVLwVBIR1FvRi8eKxhbaUDbbTbt0swm7E6GE/gQvHlS8+o+8+W/ctjlo64OBx3szzMwLUykMuu63s7K6tr6xWdoqb+/s7u1XDg4fTZJpxn2WyES3Q2q4FIr7KFDydqo5jUPJW+HoZuq3nrg2IlEPOE55ENOBEpFgFK1073VrvUrVrbszkGXiFaQKBZq9yle3n7As5gqZpMZ0PDfFIKcaBZN8Uu5mhqeUjeiAdyxVNOYmyGenTkjNKn0SJdqWQjJTf0/kNDZmHIe2M6Y4NIveVPzP62QYXQa5UGmGXLH5oiiTBBMy/Zv0heYM5dgSyrSwtxI2pJoytOmUbQje4svLxD+rX9Xdu/Nq47pIowTHcAKn4MEFNOAWmuADgwE8wyu8OdJ5cd6dj3nrilPMHMEfOJ8/9oGNHQ==</latexit>

permuttednon-permutted

(b)

permuttednon-permutted

(d)

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

β3
<latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit><latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit>

Figure 7. Betti numbers obtained when using 50%, 25%, 10% or 1% of the training data (top to bottom row, respectively). Blue curves

indicate non-permuted labels; orange curves indicate permuted labels. 1D cavities (β1) are shown in the first column; 2D cavities (β2) in

the second column; and 3D cavities (β3) in the third column. Results plotted at the following epochs (a) 2, (b) 4, (c) 10 and (d) 50.

adversarialnormal

β1
<latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit><latexit sha1_base64="/EuK0p//KyGi0d+S/A6Ds+t932A=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69BIvgqSQiqLeiF48VjC20oWy203bpZhN2J0IJ/RFePKh49f9489+4bXPQ6oOBx3szzMyLUikMed6XU1pZXVvfKG9WtrZ3dveq+wcPJsk0x4AnMtHtiBmUQmFAgiS2U40sjiS2ovHNzG89ojYiUfc0STGM2VCJgeCMrNTqRkis5/eqNa/uzeH+JX5BalCg2at+dvsJz2JUxCUzpuN7KYU50yS4xGmlmxlMGR+zIXYsVSxGE+bzc6fuiVX67iDRthS5c/XnRM5iYyZxZDtjRiOz7M3E/7xORoPLMBcqzQgVXywaZNKlxJ397vaFRk5yYgnjWthbXT5imnGyCVVsCP7yy39JcFa/qnt357XGdZFGGY7gGE7BhwtowC00IQAOY3iCF3h1UufZeXPeF60lp5g5hF9wPr4BWEyPGw==</latexit>

β2
<latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit><latexit sha1_base64="x+I1x9H8NzHWcESXanU6wIBqJmQ=">AAAB7XicbVBNS8NAEN3Ur1q/qh69LBbBU0mKoN6KXjxWMLbQhrLZTtqlm03YnQgl9Ed48aDi1f/jzX/jts1BWx8MPN6bYWZemEph0HW/ndLa+sbmVnm7srO7t39QPTx6NEmmOfg8kYnuhMyAFAp8FCihk2pgcSihHY5vZ377CbQRiXrASQpBzIZKRIIztFK7FwKyfqNfrbl1dw66SryC1EiBVr/61RskPItBIZfMmK7nphjkTKPgEqaVXmYgZXzMhtC1VLEYTJDPz53SM6sMaJRoWwrpXP09kbPYmEkc2s6Y4cgsezPxP6+bYXQV5EKlGYLii0VRJikmdPY7HQgNHOXEEsa1sLdSPmKacbQJVWwI3vLLq8Rv1K/r7v1FrXlTpFEmJ+SUnBOPXJImuSMt4hNOxuSZvJI3J3VenHfnY9FacoqZY/IHzucPWc+PHA==</latexit>

β3
<latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit><latexit sha1_base64="gQ92guoEKJ1yIkcDnlc0oJTndnY=">AAAB7XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lUUG9FLx4rGFtoQ9lsN+3SzSbsToQS+iO8eFDx6v/x5r9x2+agrQ8GHu/NMDMvTKUw6LrfTmlldW19o7xZ2dre2d2r7h88miTTjPsskYluh9RwKRT3UaDk7VRzGoeSt8LR7dRvPXFtRKIecJzyIKYDJSLBKFqp1Q050t55r1pz6+4MZJl4BalBgWav+tXtJyyLuUImqTEdz00xyKlGwSSfVLqZ4SllIzrgHUsVjbkJ8tm5E3JilT6JEm1LIZmpvydyGhszjkPbGVMcmkVvKv7ndTKMroJcqDRDrth8UZRJggmZ/k76QnOGcmwJZVrYWwkbUk0Z2oQqNgRv8eVl4p/Vr+vu/UWtcVOkUYYjOIZT8OASGnAHTfCBwQie4RXenNR5cd6dj3lrySlmDuEPnM8fW1KPHQ==</latexit>

Figure 8. Betti numbers obtained when using unaltered and adver-

sarial testing samples. LeNet trained on MNIST.

alent to topological changes between low-correlated sets of

nodes (i.e., nodes that are not highly cooperative among

themselves). We then showed how we can use these same

principles to determine when the network works correctly

during testing. Specifically, we showed we can reliably

identify adversarial attacks.

Beyond what we have demonstrated in this paper, it is

worth mentioning that our approach is general and by no

means limited to feedforward neural networks or the use of

backpropagation. Our approach works equally well on net-

works that have all types of directed and undirected edges,

e.g., [10], alternative to backpropagation [29], or different

types of activation functions.
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